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1. Introduction

Analytical methods for stability analysis of large amplitude flight maneuvers have been
slow to develop for two reasons. The first reason is that the aerodynamic models needed for
analysis of highly dynamic flight regimes are not readily available without a great deal of effort
and expense. Most existing models have been developed for military aircraft and are considered
proprietary or have restricted availability. The second reason is that stability analysis techniques
for nonlinear systems are often limited to a state-space dimension of less than three. The state-
space dimension of most aircraft dynamic models exceeds ten, while complete models including
aflight control system can easily approach thirty. The research described in this report addresses
these issues by providing a new method to rapidly assess the stability properties of high-
dimensional aircraft state-space dynamic models.

Fundamental flight dynamic investigations do not require models of the highest fidelity;
however, it isimperative that the models possess the characteristics needed to represent the
essential dynamics. The modeling method described herein provides this level of fidelity ina
format that is easy to use and modify. The models are not expected to replace wind tunnel
testing or more sophisticated methods in computational fluid dynamics. However,
configurations can be defined in a matter of minutes and awide variety of control devices or
effects can be represented in the model. The modeling technique utilizes the nonlinear lifting
line method first proposed by Piszkin and Levinsky in 1975.[*9 This method is augmented with
other existing approximation methods to handle wake roll-up effects and rotating flow. Details
of the modeling technique are presented in Chapter 2 of this report.

The generalized cell-to-cell mapping method, introduced by Hsul®, is used as the
foundation for nonlinear system stability analysis. Hsu's cell mapping method cannot be applied
to high-dimensional systems without considerable computational difficulty so an alternative
method has been developed. The approach described in Chapter 3 isto create a cell map within
atwo-dimensional subspace of the higher dimensional state-space. The stability properties of the
aircraft become apparent by studying the behavior near a series of severa strategically placed
subspaces. This method offers an intermediate solution that is more representative of nonlinear
behavior than linearized local solutions and yet avoids the difficultiesin creating a cell map for
the entire state space.

An example analysis of ageneral aviation (GA) aircraft configuration is provided in
Chapter 4. The GA configuration is modeled after the Grumman Y ankee aircraft that was tested
at NASA Langley in the early 1980's. In addition to wind tunnel tests, an extensive flight test
program was undertaken to study the stall and spin characteristics of thisairplane. A complete
aerodynamic model is constructed for this airplane using the nonlinear lifting line method.

Model characteristics are shown to compare favorably with previous wind tunnel test results.
Cdll-to-cell maps are then generated within critical subspaces near the dominant spin mode of the
airplane. These mapsrevea important information about the stall and spin behavior and are
shown to be consistent with flight test experience.



2. Aerodynamic Modeling

There are severa advantages of the Piszkin and Levinsky method that make it ideal for
the study of aircraft dynamics and control in highly dynamic flight regimes. First and foremost,
the method can provide aerodynamic modeling information for a very large angle-of-attack
range. It can also provide reasonable solutions without expensive computers or a significant
effort devoted to problem set-up, analysis, and post-processing. The method can readily include
variations in airfoil section characteristics. Multiple control surfaces or spanwise changesin
shape can be modeled by varying the airfoil section characteristics accordingly.

The method appears to predict several of the nonlinear dynamic phenomenon of interest
including dynamic stall, pitch-up, nose slice, wing rock, wing drop, and control loss or reversal.
Multiple solutions are also possible when the airfoil section characteristics have discontinuities.
Piszkin and Levinsky postulated that these multiple solutions could yield randomly appearing
phenomenon such as wing drop. The method introduces unsteady wake effects by using a
discrete vortex system that trails behind the primary bound lifting line. The strength of each
shed vortex isrelated to the corresponding bound vortex at an earlier point intime. Three-
dimensional unsteady aerodynamic effects are therefore included in the devel opment.

Two minor modifications have been added to the nonlinear lifting line method to improve
its prediction characteristics. The first modification is to shift the wake vortices according to the
induced velocity at each corner point of the ring vortex. This change adequately represents wake
roll-up.” The other modification is to include the affect of rotating flow. The rotating flow
approximation isintended to improve the predicted aerodynamics at high angular rates due to
Spinning motions.

2.1 Nonlinear Lifting Line Overview

The vortex system of the nonlinear lifting line method is constructed by first dividing the
aerodynamic surface into spanwise sections of equal width. A ring vortex is bound to each
section. One edge of the bound vortex is aligned with aline segment located at 1/4-chord
distance from the leading edge. The streamwise edges of the bound vortex are aligned with the
root chord. The downstream edge is placed at a user-defined distance from the forward edge. A
control point islocated midway between the spanwise edges and at a distance of 3/4-chord from
the leading edge. This control point location is used to determine the effective angle-of -attack
and sidedlip of the section.

Figure 2.1 illustrates the complete vortex system. The aerodynamic surfaceis
represented in gray. It has been divided into atotal of sixteen sections. A parallelogram-shaped
ring vortex has been attached to each section along with a control point. This example shows a
wake structure consisting of five rows. A conventional, right-handed, (x,y,z) coordinate system
isshown in the figure and is used for all distance measurements.

The Kutta-Joukowski theorem states that the lift per unit span L; is related to the vortex
strength I'; at section i by,

L, =pVrI, (2.1)

This expression can aso be written as,



L, =0.5pV? %E&% (2.2

Thetotal lift force L acting on the aerodynamic surface is the sum of the lift for each section,
multiplied by the section width h;,

L=y hL, :O.5pVZZ h, %E_Vﬁ (2.3)

Bound
Vortices

Wake

Aerodynamic
Vorticies

Surface

Figure 2.1 Vortex System

Following standard practice, the lift coefficient C_ for the aerodynamic surface is related to the
total lift force,

L =0.5pV°SC, (2.4)

where Sisthe reference area. Combining (2.3) and (2.4) leadsto an expression for the lift
coefficient,
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where g isthe chord length of sectioni. Equation (2.5) can also be written as,

C.=y gﬁﬁcu (2.6)

by defining the lift coefficient for sectioni as,

. —Eﬁgﬁ—ﬁ 27)

A linear solution would set (2.7) equal to alinear function of angle-of-attack. Piszkin
and Levinsky, however, alowed the section lift coefficient to be written as a nonlinear function
of angle-of-attack. Inthiscase, (2.7) iswritten as,

cu(a)= %ggﬁr_ﬁ (2.8)

The section angle-of-attack a; consists of two components,
o, =a’-a;? (2.9)

The first component ;€ is the "geometric" angle-of-attack that stems from the aircraft motion.
The second component a;° comes from the downwash generated by the other vorticesin the
vortex system.

The Biot-Savart vortex filament laws are used to find the induced velocity at the control
point resulting from the other elements in the vortex system. Details of this calculation can be
found in most aerodynamicstexts. The genera form of the final expression is,

Dr O

where vy is the velocity induced at the control point of section i, due to the vortex j.

Piszkin and Levinsky intended to represent the nonlinear section lift coefficient using
two-dimensional airfoil data. Consequently, the theoretical two-dimensional downwash must be
subtracted from the three-dimensional downwash found above. The complete downwash angle-
of-attack becomes,

—a° (2.11)



where,

o = r./v
| acos(A\ —B)

(2.12)

In (2.12) above, A; isthe sweep angle of the bound vortex leading edge and [3; is the geometric
Sidedlip at sectionii.

Some care must be used when evaluating (2.12) to insure that the signs of A and [3; are
handled correctly. The computer software does not specifically evaluate the cosinetermin
(2.12). Instead, thisterm isfound as a dot product of two vectors. One vector isaligned along
the leading edge of the bound vortex. The other vector is defined as the projection of the
velocity vector onto the plane defined by the bound ring vortex.

The solution method is relatively straightforward. The unknowns consist of the
normalized strength I; /V at each section. Solutions can be determined using an iterative
Newton method. The objectiveisto determineI'; /V such that (2.8) is satisfied at every section.
Multiple solutions are possible and convergence is not guaranteed for arbitrary section lift
characterigtics.

The control point is used to determine the effective angle-of-attack and sideslip at each
section. Assume that the control point of section i islocated at a position (x;, yi, zj) from a
reference point. The body-axis velocity components at the control point are:

u, =V cosacosp+az —ry, (2.13)
vV, =VsinB+rx, —-pz, (2.14)
w, =V snacosp +py, —gx; (2.15)

wherep, g, and r are the angular velocity components.”” The angular velocities are typically
normalized such that: p’ = pb/2V, ' = qc/2V, r =rb/2V (where b = span and T = mean
aerodynamic chord). Using the normalized angular rates, the equations above become,

u,/V =cosacosp+(2q7/<T)z —(2r/b)y, (2.16)
v,V =sinB+(2r/b)x; =(2p’b)z (2.17)
w, /V =sinacosB+(2p7b)y, =(297¢)x, (2.18)

Equations (2.16)-(2.18) above are evaluated using the following definitions,

u, /VO [cosa cosp X0 (2p’ b0
v U g _ U o U = _ 0,0 - =L
vi_%/i/vm V=g snB g i—%/im oo—%q/cD
Hvi /VH Bina cospg S48 ERr /b

With the definitions above, equations (2.16)-(2.18) are written as:

Vi :\7+G)X

-l

(2.19)



The geometric angle-of-attack and sidedlip at the control point of section i are found using the
components of velocity at the control point. The required equations are:

VO
o =t oV (2.20)
Ouw/vVQ
(2.21)

B =sin™(v,/V)
The acceleration of the control point i is needed to determine the pressure gradient resulting from

rotating flow. Therequired expressionis:
(2.22)

>
==l

i2 = G)X&)X.

<

The aerodynamics of a spinning airplane are evaluated experimentally using arotary
balance wind tunnel. The aircraft model is rotated about the freestream velocity vector to
approximate the motions that are typical of asteady spin. In this case, the body-axis rotational

rates are related to the spin rate Q,
p = Qcosa cosf (2.23)
q=Qsnf (2.24)
r=Qsinacosf (2.25)
The normalized spin rate is defined as Q' = Qb/2V. Substituting for the spin rate in (2.23)-(2.25)
yields,
p=V(2Q'/b)cosa cosf3 (2.26)
(2.27)
(2.28)

g=V(2Q7b)sinB
r=V(2Q'/b)sinacosf3
The control point velocity in the spinning case can therefore be computed using the following

angular rate vector along with (2.19) and (2.22),

[(2Q "/ b) cosa cosf]
©=(2QIbV =1 (2QIb)snp 7 (2.29)
H2Q/b)sina cosBH

Solution of (2.8) leadsto the lift coefficient c i(a;) and effective angle-of-attack a; for
each section. The effective angle-of-attack is then used to determine the drag and moment

coefficients for the section, cpi(ai) and cqyi(ai), respectively. The drag force vector isaligned in
the direction opposite of the velocity vector at the control point, which isfound by (2.19). The



drag force, normalized by dynamic pressure, is therefore represented by the following vector
expression,

D. V.

i _=—ahc.(o)— 2.30
aave ANy (2:30)

Thelift force vector is perpendicular to the plane defined by the velocity vector and the leading
edge of the bound vortex. Thelift force vector isfound using the cross product of these two
vectors,

[ 0y, .0
05pV2 :_aiCLi(ai)aﬂxn E (2.31)

where 7% isthe vector that defines the leading edge of the bound vortex of sectioni. Note that
this vector will have length that is approximately equal to h;. The total force, normalized by
dynamic pressure, is the sum of the lift and drag force vectors.

The section moment is assumed to act about the leading edge of the bound vortex. The
moment vector acting at section i istherefore,

o7 =A@ 23)

Thelift and drag forces also contribute to the total moment acting at the section. Itis
assumed that the combination of these forces acts at alocation midway across the leading edge
of the bound vortex. The vector from the reference point to this midpoint defines the moment
arm. This contribution to the total moment is computed as the cross product of the moment arm
and the total force.

2.1 Rotating Flow

Separated flow conditions occur at angles-of-attack above stall. When the aerodynamic
surface is rotating, the fluid in the separated flow region moves with the surface.!® A pressure
gradient is formed along the surface that is proportional to the rotational acceleration. This
pressure gradient leads to additional forces and moments that should be included in the
prediction method if the intent is to study flight conditions involving high angular rates and
spinning motions. This solid body rotating flow effect is modeled by computing a pressure
increment at each section. The increments are then summed across all sections of the surface to
yield the pressure distribution caused by rotating, separated flow.

The acceleration at the control point of sectioni isfoundin (2.22). The pressure
increment at section i, normalized by dynamic pressure, is given by,

dp.  _

) A
0.5pV?

i E[LE

V2 (2.33)




The dot product expression in (2.35) isolates the components of the control point acceleration in
the direction of the bound vortex leading edge. The resulting pressure increment is proportional
to the rotational acceleration in the spanwise direction only.

Thetotal pressure at each section is computed by summing the pressure increments at
each section. The summation is completed from the tip section to the root section to satisfy the
boundary condition of zero pressure at the surfacetip. Note also that a pressure increment is
computed only for sections where the effective angle-of-attack is greater than a user-defined
separated flow limit. Consequently, the aerodynamic surface can have sections with attached
flow and sections with separated, rotating flow. The force produced by this effect is assumed to
act in the direction perpendicular to the plane of the bound vortex.

Figure 2.2 illustrates how rotating flows contribute to the aerodynamics of the typical
aircraft configuration. Thetop of Figure 2.2 isthe normal force coefficient plotted with respect
to the normalized spin rate Q’ for a 35 deg angle-of-attack. The bottom half istherolling
moment coefficient. The open circlesin these figures are rotary balance wind tunnel results. The
dotted line is the coefficient predicted using the nonlinear lifting line program. The solid line
includes the rotating flow effect. Notice that the rotating flow increases the amplitude of both
the normal force and the rolling moment. However, it should also be noted that this effect does
not appear to be significant for normalized spin rates of less than 0.5.

2.3 Airfoil Sections

The nonlinear lifting line program requires two-dimensional (infinite aspect ratio) airfoil
section data for each aerodynamic surface. Lift, drag, and moment coefficients are required as a
function of angle-of-attack. A very wide angle-of-attack range is needed so that post-stall and
other highly dynamic flight regimes can be modeled. Traditional sources of thisinformation,
such as Reference [ 7], include data for only a few degrees beyond stall. Reference [8], produced
in 1955, describes wind tunnel results of the NACA 0012 airfoil section for angles-of-attack up
to 180 degrees. This data was used to define analytical functions representing the NACA 0012
airfoil section. Analytical functions were used, instead of tabular data, so that the functions
could also serve as atemplate for other airfoil types.

Figure 2.3 shows the lift and drag coefficient data, represented by the open circles, for the
NACA 0012 airfoil section. This data represents the case of a standard roughness and a
Reynolds number of 1,800,000. An analytical function was fitted to the lift coefficient data.
Thisfunction is marked by asolid line in Figure 2.3 and is defined as follows,

Ja
a*=a+—(0+9
55 0 * %)

hy =expEp(a* +as)za
h, = exp Fu(a* -ag)*H

6, (0,8) = Pio (hp ~hy) +Pyy SN(20) +‘%(6 +3) (2.3
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Figure 2.2 Rotating Flow Effect

The parameters that are used in the section lift coefficient function are defined to represent the
shape characteristics of the resulting curve. For example, the curve consists of two peaks. The
primary stall peak islocated at an angle-of-attack equal to as and its magnitude is approximately
equal to the parameter p_.o. The width of the primary stall peak is governed by p. The amplitude
of the second peak, always located at 45 deg angle-of-attack, is py;. The parameters da/0d and
0c. /00 define how the control parameter & (in this case, a 20% chord mechanical flap) influence
the angle-of-attack and section lift coefficient, respectively. The section drag coefficient, in al
cases, is modeled by the following function,

_g o pric 0
©(®0) =1 seinjal-05 Ju|z 0.5 (2%)

Thisfunction is also marked and shown in Figure 2.3 asa solid line.
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Figure 2.3 NACA 0012 Airfoil Section Lift and Drag Coefficients

Figure 2.4 depicts the section moment coefficient datafor the NACA 0012 airfoil. This
datawas fit to the following analytical function shape:

E Cmo+aaL5m6 o <O%
Cn(0,0) =1 s de 0 (2.36)
+—3+—"(a-02sna) ,laf=0.
5:”“ 0% oa ( ) | | %
The function shown in (2.36) is depicted as the solid line in Figure 2.4.
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Figure 2.4 NACA 0012 Airfoil Section Moment Coefficient
The parameters of the lift and moment functions were adjusted to approximate the two

different airfoil sections needed for the configuration results shown later in this report. The
adjustments were made to approximate the coefficients shapes from Reference [ 7] whenever

10



possible. Table 2.1 lists the section modeling parameters for the two airfoil sections. Angle-of-
attack and the flap control parameter are in expressed in radians.

Table2.1 Airfoil Section Modeling Parameters

Parameter NACA NACA
0012 64,-415
Os 0.15 0.20
PLo 0.67 1.00
U 100 50
PHi 1.1 0.4
00/0d 0.1 0.1
0c /00 0.86 0.86
do 0.0 0.2
Cmo 0.0 -0.08
0c,/0d -0.22 -0.22
dc/oa -04 -0.3

2.4 Coefficient Expansion

The nonlinear lifting line program yields tabular force and moment coefficient data as a
function of the following independent variables: angle-of-attack a, sideslip 3, nondimensional
roll rate p’, nondimensional pitch rate q', nondimensional yaw rate r’, and one or more control
variables &. Thelift coefficient data, for example, is expressed as a function of the independent
variables:

C.=C(a,B,p,q, 1,0 (2.37)

The functional notation depicted in (2.37) above will be used to represent the numerical results
obtained from the lifting-line program. In other words, (2.37) represents the aircraft lift
coefficient datathat is obtained by asingle "run" of thelifting line program using a given set of
independent variables.

It isdesirable to create a compact analytical representation of the aerodynamic data by
fitting analytical functions to the tabular data. Multi-dimensional spline functions could be used
to represent (2.37) directly. However, multi-dimensional data-fitting is computationally difficult
above two or three dimensions so an extension of the more traditional non-dimensional stability
derivative models will be used instead. The resulting form allows for ready comparison to other
existing aerodynamic models.

The aerodynamic characteristics are dominated by variations in angle-of-attack. This
behavior is captured by setting all of the independent variables equal to zero with the exception
of angle-of-attack. Under these conditions, the lifting line program yields tabular datain the
form:

CLo(0) = Ci(a, 0,0,0,0,0) (2.38)

where angle-of-attack a is specified by a set of discrete values.
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For a conventional aircraft configuration, the effects of the remaining independent
variables can be approximated using a series expansion. For example, adding a second term to
the lift coefficient expression incorporates the effect of pitch rate variations,

CL = Cio(a) + CLq(CX)C]’ (2.39)
The coefficient data for C_q(0) is obtained by running the lifting line program while setting the
independent variable g to asingle non-zero value and alowing angle-of-attack to vary. Itis

important to verify that variationsin coefficient data are linearly related to variationsin the
independent variable. For variationsin g, one should verify that,

C.(a, 0,0, g/2,0,0) OC.(a, 0,0, g, O, 0)/2 (2.40)

where ' has been set to its maximum expected value. Aslong as (2.40) holds, the new
coefficient term can be determined using a two-sided difference expression,

C, (a,0,0,9%,0,0)-C, (a,0,0,—q",0,0)
2q’

Coy(0)= (2.41)

In some cases, the variation in force or moment depends upon the amplitude of
independent variable. For example, the lift coefficient variation with respect to roll rate typically
satisfies the following condition,

C.(a, 0, p, 0,0,0) OC.(, 0, -p’, 0, 0, 0) (2.42)

Thisroll rate variation is introduced by adding a new term that is a multiple of the normalized
roll rate absolute value,

CL= Cuo(@) + Cuo(@)q + Cup(@)lp] (2.43)
Theroll rate coefficient datais found using the following two-sided difference,

C, (a,0,p’,0,0,0)+C, (a,0,-p’,0,0,0)-2C, (a,0,0,0,0,0)
2p’

CL‘p‘ (a) = (2.44)

where p' is set to its maximum expected value and o is alowed to vary over its operating range.
Thelifting line program can also be used to determine the effect of variations in angle-of -
attack and sidedlip rate. These unsteady effects are handled using a time-delayed angle-of -attack
or sideslip to compute the strength of the vortices bound to each aerodynamic surface. The
following discussion will describe angle-of-attack rate calculations. Sideslip rate variations are
modeled in an obviously similar fashion.
The time-delayed angle-of-attack aq is defined as,

o,=0a-T1d (2.45)
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where T is a constant representing the time delay. This time constant represents the total time
that is required for the bound vortex circulations to reach new values after alarge changein
angle-of-attack. The delay is assumed to be caused by various phenomena such as flow
separation, reattachment, and boundary-layer formation. The wake vortices and rollup are not
delayed and are computed as before.

Normalizing the delay time constant such that T = 2V1/C resultsin,

a,=a-t’a’ (2.46)

where &’=a<c/2V isthe non-dimensional angle-of-attack rate. The angle-of-attack rate effect is
added to the total lift coefficient expression as,

CL = Cuo(a) + Crg(@)q + Cup(@)Ip| + Cq ()" (2.47)
The lift coefficient due to variations in angle-of-attack rate is then computed using,

C_ (a-T1'd",0,0,0,0,0)- C_(a+1d ’,0,0,0,0,0)

C(a)= 2T'd

(2.48)

where @’ is set to close to its maximum expected value and a varies over its expected range.

Fan and Lutze used a delay time constant of T’ = 8.0 to model afighter aircraft
configuration undergoing large pitching motions.!” Thistime constant implies that the airflow
must travel four chord lengths beyond the wing surface before the circulation reaches its new
value. Citing results obtained in awater tunnel, Brandon suggests that it may take as long as
thirty chord lengths to achieve a new steady-state.'” Note that the delay time constant is only
used in (2.48) and does not become part of the total lift coefficient expression (2.47). Asaresult,
the lift coefficient due to angle-of-attack rate variations obtained in (2.48) can be compared
directly to the stability derivative approximations that are generally used to model this effect.

A typical coefficient expansion model structure for a complete aircraft is shown in Table
2.2. Thismodel has been found suitable for severa conventional aircraft configurationsand is
also consistent with traditional linear stability derivative models. The genera aviation aircraft
example described later in this report will also rely on this model format.

The coefficients defined in Table 2.2 are fitted to polynomial forms to create a compact
representation of the aerodynamic model. There are a number of algorithms available to
accomplish thistask. The results presented herein were obtained using the least-squares rank
reduction method described in Reference [11]. This method uses the singular value
decomposition of the data matrix to diagonalize the components of the |east-squares objective
function. Morelli achieves asimilar result by building the data matrix with orthogonal
functions.!*? The orthogonal function method avoids the singular value decomposition and
therefore iswell suited to problems involving large data tables. For this modeling application,
the data tables rarely exceed thirty points so the singular value decomposition is used.
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Table 2.2 Aerodynamic Model Coefficient Expansion

Co = Cpo(a1) + Cpg(a)q' + Cpa(0)3

Cy = Cyp(@)B + Cyp(a)p’ + Cy(a)r” + Cra(@)d

CL = Cro(0) + Cy(0)a” + Crp(a)p] + Cug(o)d' + Cug(a)Ir] + Crs()d
Ci = Cip(a)B + Cip(a)p’ + Ci(a)r” + Cis(@1)d

Cin = Co(@) + Cpr (@) + Copi(@) P + Cing(0)G" + Coapr()I] + Corig(0)2

Ch= CnB(a)B + Cnp(a)p, + C(a)r' + Cps(0)d

14



3. Nonlinear Stability Analysis

Analytical investigations of aircraft motion stability often focus on local solution regions
surrounding equilibrium or critical points. These results are applicable to small perturbationsin
each of the motion variables. Global analysis, or analysis of large amplitude motions, is usually
conducted using deterministic simulations or small-scale model experiments. This recipe has
worked well for the vast mgjority of aviation applications. The major drawback of the procedure
Isthat it can become expensive and time-consuming when the aircraft is expected to be highly
maneuverable or to operate throughout arelatively large flight envelope.

Hsu'’s cell-to-cell mapping method divides the operating domain of the nonlinear system
into alarge number of smaller regionsor "cells'. The cell-to-cell map represents how the
solution trgjectories of the nonlinear system move from one cell to another. The power of the
cell mapping theory comes from the fact that the map itself represents alinear Markov chain.
Consequently, linear system stability analysis tools can be applied to the map and the results
reveal how the underlying nonlinear system will behave.

As one might expect, the cell-mapping concept suffers from the curse of dimensionality.
With some effort, cell-to-cell maps can be constructed for systems of up to about five dimensions
using atypical modern workstation. A 5-dimensional state-space domain, with three dimensions
having 20 divisions and two having 10 divisions, would lead to atotal of 800,000 cells and
would require about 4 megabytes of memory in 32-bit floating point format. However, atotal of
20" cells are needed to tessellate a 10-dimensional state-space such that each dimension has 20
divisons. The map itself would require over 40 terabytes of memory!

A six degree-of-freedom aircraft dynamic model requires a state-space dimension of at
least nine. An automatic flight control system or human pilot model will likely add several more
state variables. The most common approach to analysisisto first construct a high-fidelity model
with alarge number of state variables and then attempt to reduce the state-space dimension to a
more manageable number. There are a number of methods available to reduce state-space
dimension if the model is represented by alinear system. For nonlinear models, the analyst must
use physical insight to eliminate state variables that are not expected to contribute to the motion
under study. The analyst may need to be repeat this process several timesin order to gain
sufficient insight into the behavior of the nonlinear system.

The approach advocated by this research isto define a two-dimensional subspace within
the state-space domain of interest. The cell-to-cell mapping method is then used to create a cell
map on the two-dimensional subspace. This approach has many advantages. The total number
of cells needed to represent atwo-dimensional cell map will typically be less than one thousand.
Thisrelatively low value means that the statistical properties of the map can be readily computed
using standard algorithms. Standard plotting routines can also be used to visualize the results.

The most significant advantage of using two-dimensional subspacesis that the cell map
can be created in just afew seconds on a modest workstation. The concept isto offer an
interactive environment wherein the analyst rapidly changes the subspace orientation and
location within the state-space to gather an overall sense of the global stability characteristics.
This procedure yields the same results as one would find by creating several reduced-order
versions of the same high-fidelity model, but does so in much more systematic manner.
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3.1 Cell Mapping Overview

Figure 3.1 illustrates atwo-dimensional grid of cellsthat might be used to create a cell-
to-cell map for a second-order nonlinear system. The state-space is divided into nine rectangular
cells. The cell-to-cell map for this system would be represented numerically by anine-by-nine
matrix. In simple cell mapping, one trgjectory is computed for each cell. The trajectory begins
at a point within the cell and ends after a specified time period. The association between the
starting cell and the endpoint cell determines one element of the cell-to-cell map.

Generalized cell-to-cell mapping considers the possibility of multiple trajectories starting
from within each cell. This characteristicisillustrated in Figure 3.1, where nine trajectories are
shown to start from within cell 5. Note that all trajectories starting from cell 5 will not
necessarily end in the same cell. In Figure 3.1, two of the nine trgjectories end in cell 4, four
trajectoriesend in cell 1, two end in cell 2, and oneremainsin cell 5.

The generaized cell map can be interpreted in a probabilistic sense. If theinitial
condition of the nonlinear system islocated within cell 5, then Figure 3.1 shows that the solution
at the next time step will liein cell 4 with probability 2/9, cell 1 with probability 4/9, cell 2 with
probability 2/9, and cell 5 with probability 1/9. These probabilities form the elements of the
generaized cell map. The fifth column of generalized cell map for this case would contain the
following entries: M(1,5) = 4/9, M(2,5) = 2/9, M(4,5) = 2/9, and M(5,5) = 1/9.

The generalized cell map is most typically constructed by filling columns as each domain
cell isconsidered in turn. The sum of the column entries will equal unity unless one (or more) of
trajectories leaves the cell state-space. In this case, the trgjectory is said to have entered the sink
cell. Thesink cell represents the entire region outside the domain of interest.

A
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Figure 3.1 Generalized Cell Mapping



3.2 Markov Chains

A number of theoretical properties found in the literature of Markov chains can be
applied to analysis of generalized cell-to-cell maps. Many of these properties have been adapted
by Hsu to further develop the cell-to-cell mapping concept. This section will review the specific
properties of Markov chains that are relevant to this application. The review will focus on the
genera case of acyclic (non-periodic) behavior.

The Markov chain that describes the generalized cell-to-cell map is specified by the map
matrix M and a probability vector p. The Markov chain is represented by the following set of
linear equations:

p(k+1) =M p(k) 3.1

The one-step indexing from k to k+1 denotes the time period that the trgjectories were followed
when the cell-to-cell map matrix M was built. For example, if each trgectory was followed for
three seconds, the one-step index represents a time increment of the same duration. Each
element of the probability vector p is associated with adomain cell. The number of elementsin
p will equal the number of cellsin the cell-to-cell map. The map matrix M will be square, with
as many rows and columns as there are domain cells.

The numerical value of an element in p is defined as the probability that a solution of the
nonlinear system lies within the associated domain cell. It istherefore possible to specify a
probability distribution for the cell map domain by specifying a probability value for each cell.
These probabilities form an initial probability vector p(0). By definition, the probability vector
elements should sum to unity. The Markov model (3.1) can then be used to simulate the
evolution of the probability vector astimeincreases. The probability distribution at step n
becomes,

p(n) =M"p(0) (32)

It isworth noting that M does not need to be re-computed for different initial probability
distributions. Asaresult, (3.2) allows general stochastic simulations of the nonlinear system to
be performed using the linear Markov chain model.

In analyzing cell-to-cell map properties, Hsu devised ways to organize and sort the
domain cells using characteristics of solutions that enter or leave the cells. Two of the categories
that are most relevant to this research are absorbing cells and transient cells. A transient cell has
the property that once a solution leaves the cell, it does not return. An absorbing cell has the
property that once a solution entersthe cell, it does not leave. The sink cell, for example, is
considered an absorbing cell.

It is possible to locate the absorbing cells by studying the long-term behavior of the
Markov chain. Assume that the probability distribution reaches a steady state such that p(n) =
p(n+1) = p* for large n. It isreasonable to expect that only absorbing cells will contribute to the
steady-state probability distribution. From (3.1), one can see that the steady-state probability
distribution will satisfy,

p* =M p* (3.3
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or,
[1-M]p* =0 (3.4)

Equation (3.4) reveals that any non-zero steady-state probability distribution must also be an
eigenvector of M. These special eigenvectors are associated with eigenvalues equal to unity.
The non-zero elements of p* point to the absorbing cellsin the map.

Once the absorbing cells have been found, the probability vector can be sorted into
absorbing and transient cells. Let p, represent the probability vector elements associated with
absorbing cells and p; represent those associated with transient cells. The Markov chain can then
be written in the following manner,

P.(k+)0_OM, M [T p,(K)

hk+dHH o mHp (39)

The zero submatrix in (3.5) stems from the fact that once a solution enters an absorbing cell, it
will not move back into atransient cell.

Studying the behavior of the transient cells as they enter the absorbing cells reveals the
stability of the nonlinear system represented by the cell map. Using (3.2) and (3.5), one can
derive the following expression for the transient cell probability distribution at step n,

p(n) = My" p(0) (3.6)
The absorbing cell probability distribution at step n+1 is,
Pa(n+1) = Maa pa(n) + Ma pi(N) (3.7)
By combining (3.6) and (3.7), we have that,
Pa(n+1) = Maa Pa(n) + Ma My” pi(0) (3.8)
The matrix expression Mz My" represents the conditional probability that a solution starting in a

transient cell will passinto an absorbing cell a time n+1. The probability that a solution starting
inatransient cell will eventually pass into an absorbing cell is defined by the matrix R,

RngaMin:MatlZMin (3.9)

Recall that the unit amplitude eigenvalues of M serve to locate the absorbing cells. Therefore,
Maa Will contain unit amplitude eigenvalues and the remaining el genvalues, which are also the
eigenvalues of My, will have amplitude less than unity. Thisresult means that the series shown
in (3.9) will converge such that,

R=Mg (I - My)* (3.10)
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Thelist of transient cells that have a high probability of moving into an absorbing cell determine
the basin of attraction for the absorbing cell.

Transient cells located near the edge of an attraction basin would presumably take a
longer time to reach the absorbing cells. The expected absorption time can be used to quantify
thisrelationship. The expected absorption time matrix Q is computed by

Q=Mati i M, (3.11)

The matrix seriesin (3.11) will also converge and the result is given by,
Q =Mz (I - My)? (3.12)

The (i,j) elements of Q represent the expected time for solutions from transient cell j to passinto
absorbing cell i.

Table 3.1 outlines the recommended method for stability analysis using generalized cell
maps. The cell map matrix M will be large and will have relatively few nonzero entries. Initial
results have shown that the density of M (the number of non-zero elements divided by the total
number of elements) istypically less than five percent. Fortunately, there are several sparse
matrix software libraries available including thosein MATLAB.[*?

Table3.1 Cell Map Analysis

Step 1: Find the unit amplitude eigenvalues of M as well astheir associated eigenvectors p*. The non-zero
elements of p* point to the absorbing cells.

Step 2: Sort the probability cell vector such that M is decomposed into the form of (3.5). This manipulation
defines M4 and My;.

Step 3: Compute the probability of absorption matrix R and the expected absorption time matrix Q using
(3.10) and (3.12), respectively.

3.3 Cutting Planes

A Poincare’ section is a hyperplane located within a state-space. The hyperplane
essentially divides the state-space into two regions. Stability analysis using Poincare’ sections
considers alarge number of trgjectories that are started on the hyperplane and followed until they
return to the hyperplane. The point of intersection is called the first return. Patterns that emerge
from plots of the first return points are often used to describe the global stability properties of the
nonlinear system.

Levitas, Weller, and Singer proposed an analysis method whereby simple cell mapping is
applied to Poincare’ sections.* A simple cell map is created on the Poincare’ section
hyperplane instead of the entire state-space. This manipulation means that the dimension of each
cell isreduced by one and a significant computational savingsis achieved. This fundamental
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concept is extended further in this research by considering multiple intersecting hyperplanes to
yield even greater reductions.

A hyperplane will be called a cutting planein this report because itsintent is to cut or
divide aspace!™ A single cutting planein ad-dimensional state-space x is described by the
equation,

g' x=g (3.13)

where e,T isarow vector and g; isascalar constant. The intersection of cutting planes satisfies a
set of equations,

ETX =g (3. 14)

where,

@15 )
WZD g:%zg
H: H :

The intersection of cutting planes will produce a subspace of reduced dimension as long as the
rows of E' areindependent. This condition is readily checked by making sure that E' has full
rank. For example, if E' has d independent rows, than the solution to (3.14) represents a unique
point x in d-dimensional space.

Figure 3.2 depicts a three-dimensional space with two cutting planes. The two cutting
planes are defined as:

[%,00
- 1 -100g 0O
ex=® = ——gk.0=10 =g, (3.15)
@ 2 2 .
(X,
ex=[0 1 0,1 =g, (3.16)

ESE

The equation for the intersection between the two planesis given by,

3 L -ioog
> %7 %00 e (317)
B 1 0O {

By solving the system of equations above, one can see that the intersection between the two
cutting planesis represented by the one-dimensional line, x" = (xy, 1, 1).
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X1
Figure 3.2 Intersection of Two Cutting Planes

When matrix E' contains d-2 independent rows, it creates a 2-dimensional subspace
within a d-dimensional state-space. A generalized cell-to-cell map will be created in this two-
dimensional subspace. The coordinates of the two-dimensiona subspace will be denoted y; and
y». These coordinates will be related to the state vector x such that,

fil x=y1 (3.18)
f,Tx =y, (3.19)
or,
Fix=vy (3.20)
with,
. 00 _y,.O
" i i

By combining (3.14) and (3.20), the following system of equations results,
[(E'0 9O
X=00 (3.21)
F5 BE

where E' isa (d-2)xd matrix, g is a (d-2)x1 column vector, F' isa2xd matrix, and y isa2x1
column vector.

Equation (3.21) gives the definition of the fundamental subspaces that will be used in
cell-to-cell map construction and analysis. E' and g serve to create a two-dimensional subspace
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within the d-dimensional state-space. F' defines the coordinates in the two-dimensional
subspace that will be used to define the cell map.

In general, any E" and F' can be chosen as long as the rows of combined matrix formed
in (3.21) are independent. This condition impliesthat E' and F' define a unique one-to-one
transformation of the state vector x to another space represented by gand y. In thisnew d-
dimensional space, d-2 coordinates are fixed by the elements of g and the remaining 2
coordinates (defined by y) are allowed to vary.

Cell-to-cell map construction is simplified if E" and F' are chosen to form an orthogonal
transformation. If E" and F' represent an orthogonal transformation, then the following
conditions will aso hold,

EF:E[E F]:% ?ﬁ (3.22)

[E A ;EZ | (3.23)

An orthogonal transformation essentially restricts the transformation matrix to rotations and
permutations. Thisrestriction may seem limiting at first, but it helps to provide aframework for
stability analysis. The elements of b and y are restricted to rotations or permutations of the
physical variablesin the state vector x so their domains are much easier to establish.

Using (3.23), one can solve (3.21) in terms of the state vector x. Theresult is given by,

Xx=Eg+Fy (3.24)

Equation (3.24) above illustrates how trajectories are started from within the domain cells. A
point inside a given 2-dimensional domain cell specifiesy. Equation (3.24) isthen solved to find
X, whichistheinitial condition used to start the nonlinear trgjectory in the d-dimensional state-
space. The recommended generalized cell-to-cell map construction technique is summarized by
the four-step procedure listed in Table 3.2.

Selection of appropriate cutting planesis not atrivial task and requiresinsight into the
fundamental system dynamics. The processis equivalent to establishing a specific operating
condition before a reduced-order model is created by hand. Simulating single trajectories over a
range of operating conditions can identify general regions of interest within the state-space.
Further insight can be gained by creating an initia velocity map of the subspace. The velocity of
any point in the cell subspace can be found by differentiating (3.20),

y=F'x (3.25)
Let the nonlinear system differential equations be written in standard form,
X = o(x) (3.26)

where o(x) isavector function. The velocity in the subspace becomes,
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y =F o(x) (3.27)
By combining (3.24) and (3.27), the following expression results,

y =F o(Eg +Fy) (3.28)

Selecting a point inside each domain cell and using (3.28) to find the velocity at that
point creates an initial velocity map. The velocity vector will have two components since'y
represents atwo-dimensional subspace. The velocity vector components can be plotted using

arrows to yield a picture of theinitial flow of trajectories as they leave the subspace.

Table 3.2 Two-Dimensional Cell-to-Cell Map Construction

Step 1: E" and F" are chosen to define an orthogonal transformation that satisfies (3.22) and (3.23).

Step 2: The vector g is selected to specify atwo-dimensional subspace for analysis.

Step 3: The domain of the two-dimensional subspace (defined by y) isdivided into cells.

Step 4 For each domain cell i, Equation (3.24) is used to generate a large number of initial conditions from
within the cell. These tragjectories are followed for a specified time period. The domain cell j in which

trajectory endsis found using (3.20). The generalized cell map entry M(j,i) is the number of
trgjectories that end in cell j divided by the total number of tragjectories that were started from cell i.

3.4 Cdl Mapping Example

The cell mapping and cutting plane analysis method will be illustrated using an example
based upon the well-known Lorenz model.1*® This model represents a fluid convection process
and is described by the following nonlinear differential equations:

X = ~0(X; = X5) (3.29)

X, = U,X; =X, =X X (3.30)

Xy = XX, = UsX (3.31)
3 12 33

The Lorenz model incorporates many complicated behaviors dependent upon the values of the
parameters u;, U,, and L. The parameter set used in this example will be the original set studied
by Lorenz: v; =10, v, = 8/3, and vz = 28. With this set of parameters, the Lorenz model has
three equilibrium points. Thefirst equilibrium point islocated at the origin. A linearized model
formed about this point will have one positive, real eigenvalue and two negative, real
eigenvalues. The second and third equilibrium points are located at X' = (8.5, 8.5, 27) and x' =
(-8.5,-8.5, 27). A linearized model formed about either of these points will have one negative,
real eigenvalue and a pair of complex conjugate eigenvalues with positive real parts.
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Analysis of the Lorenz model will begin by defining a two-dimensional subspace of the
original three-dimensional state-space using the following cutting plane:

e =[001] oL =27 (3.32)

This cutting plane defines a two-dimensional subspace such that x3 = 27. This subspace passes
through the second and third equilibrium points. The dimensions of the subspace are defined
such that y; = x; and y, = xo; therefore,

f,'=[10 0] f, =[0 1 0] (3.33)

The two-dimensional plane is divided into four hundred cells. The domain of interest is selected
such that -20 < y; <20 and -20 <y, < 20. The generalized cell-to-cell map isfound using one
hundred trajectories from each domain cell. Each trgjectory was followed for 0.7 seconds using
an integration step size of 0.02 seconds. The resulting Markov matrix has 2,702 nonzero
elements for a density of about 1.7%.

The generalized cell-to-cell map for the x3 = 27 cutting plane has two absorbing cells. As
expected, the absorbing cells are located near the second and third equilibrium points. These
cellsare marked in Figure 3.3 as v and w, respectively. Shading the transient cellsin thisfigure
depicts the probability of absorption into cell v. A dark-shaded transient cell indicates a higher
probability of being absorbed. The darkest region in Figure 3.3 therefore describes the basin of
atraction for v. Conversely, the lightest shaded region defines the basin of attraction for
equilibrium point w. The maximum expected absorption times for the transient cells are shown
in Figure 3.4. A darker shade indicates alonger expected absorption time.

The results shown in Figures 3.3 and 3.4 indicate that the domains of attraction for the
absorbing cells v and w are not defined with absolute certainty. For example, there are alarge
number of transient cellsin Figure 3.3 that are neither adark nor alight shade. These transient
cells have probabilities of absorption closer to one-half. There are also two pronounced bands of
darker shaded transient cellsin Figure 3.4 that indicate longer absorption times. One might
expect these bands to be located closer together and to define a more definite boundary between
the two domains of attraction. The reason that this uncertainty exists along the basin of
attraction boundary is that solutions of the Lorenz system can cross over the boundary.
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Figure 3.5 shows three sample trajectories of the Lorenz system. The initial point of each
trajectory is marked with alarge circle. One can see that two of the solutions are drawn to
absorbing cell v and remain near the cell. Thethird trgjectory, marked by an open circle, is
initially attracted to cell v and encirclesit three times. The trgjectory then breaks from v and
becomes attracted to w. It encircles point w three times before returning to the vicinity of cell v.
The path of thistrajectory helpsto explain why the basin of attraction boundary isfairly wide.
Solutions that start in the transient cells located in this boundary region can be attracted to both
absorbing cells. The generalized cell-to-cell map predicts the "strange attractor” by assigning
absorption probabilities close to one-half in awide boundary region.
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Figure 3.5 Trajectories of the Lorenz System
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4. General Aviation Aircraft Application

The general aviation configuration is modeled after the Grumman Y ankee aircraft. A
slightly modified version of this aircraft has been extensively tested in the NASA Langley wind
tunnels aswell asin-flight. Wind tunnel testing included static and rotary balance wind tunnel
tests and flight testing included alarge number of spin entries.® The availability of this
extensive test data set makes this configuration an ideal candidate for demonstrating the
nonlinear lifting line and cell mapping programs.

4.1 GA Aerodynamic Model

The GA aircraft geometry is described in Table 4.1. It should be noted that the
information shown in Table 4.1 is nearly all that is needed to represent the aircraft in the
nonlinear lifting line program. With the exception of the airfoil sections, most of the geometric
information can be obtained from simple three-view sketch of the aircraft. The remaining
information that is needed (and not shown in Table 4.1) is the relative locations of the
aerodynamic surfaces. The coordinate system is aligned in the plane of symmetry and the origin
is defined at the nose of the aircraft. The reference point for resolving the aerodynamic forces
and moments is the center-of-gravity, located 6.5 ft behind the origin.

Thewing is divided into two distinct surfaces and the vortex structure for each wing
surface is solved separately. The separate solutions are intended to represent the effect of the
fuselage in this low-wing configuration. Each wing surface is divided into eight sections and
five rows of wake vortices are used for each surface. The horizontal tail is aso split into two
separate surfaces, with four sections for each surface. The vertical tail has four sections as well.
Thewing airfoil section isthe NACA 64,-415. Thetail surfaces are modeled using the NACA
0012 section (the actual Y ankee utilizesa NACA 65;-012 section). Figure 4.1 illustrates the
vortex system and physical layout of the general aviation aircraft configuration. The angle-of-
attack is equal to two degreesin thisfigure and the horizontal tail surfaces areimmersed in the
wing wake.

The static lift and drag coefficients for the GA configuration are compared in Figure 4.2.
The solid lines in this figure are the coefficients predicted by the nonlinear lifting line program
and fitted to analytical functions. The open circles and crosses represent wind tunnel data given
in Reference [18]. The wind tunnel data marked by open circles was collected at a Reynolds
number of Re = 288,000 while the crosses were collected at Re = 3,450,000. Thisfigure
indicates that the lifting line modeling procedure offers a reasonabl e approximation to the wind
tunnel data over alarge angle-of-attack range. The largest differences occur in the lift coefficient
near stall. The resolution of the lifting line program in this angle-of-attack rangeis highly
dependent upon the number of sections used to model the wing. On the other hand, the wind
tunnel results show significant variation in this area due to Reynolds number.
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Figure 4.1 Vortex System for the GA Configuration
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Figure 4.2 Lift and Drag Coefficients
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Table4.1 GA Configuration Geometry

Overall Dimensions

WINQG SPAN ...ttt e sree e e e saeenneenaeennenneenreens 24.5ft
0= 0T |1 o S 19.0ft
VYT == T 98.1 ft?
Mean AerodynamiC Chord ..........cccceievenenesene e 4.0ft
AGPECE RALTO ...ttt e 6.1
Mass Properties
WEIGNE oo es s es s es s sees s sensaenes 1577 b
Center-of-Gravity Location (from wing leading edge)........c.ccoceeeverenne 1.0ft
IXX ertrrreereeetesssesss s sses s s s s ses s sses s s s s sttt s st s st eensees 596 slug-ft?
LYY ettt a ettt 738 dug-ft?
[ZZ ettt 1268 dug-ft?
Right and Left Wing Surfaces
SPBN ..ot ettt ettt e b e e 12.2 ft
ROOE CHOI ...ttt 4.0 ft
LI 2 g o (o 4.0ft
DINEAIA] ..o 5.0 deg
SWEEP ..ttt e e 0.0 deg
NUMDEr Of SECLIONS....cui i 8
AIrfOil SECHION TYPE...eiiiiiciirtieeereet s NACA 64,-415
Right and Left Horizontal Tail Surfaces
S0 o TSROSO 3.9ft
ROOE CHOI ...ttt 3.6ft
LI 2 g To (o 1.7ft
D14 1= [ O 0.0 deg
Y= o SR 20.0 deg
NUMDBDEr Of SECHIONS ....cviiieiriieeree e 4
AIrfoil SECHON TYPE ..oeeceeeres et st e NACA 0012
Vertical Tail Surface
SPAN .. s 4.1 ft
ROOt CROM ... 3.6 ft
TP CROI .. 1.6ft
DINEAIA] ...t 90.0 deg
SWEEP .ottt 22.0deg
NUMDBDEr Of SECHIONS ....cvieeirieeereere e 4
AIrfoil SECHON TYPE..eveceeere et st NACA 0012

Elevator control effectivenessisillustrated in Figure 4.3 for the GA configuration. The
solid line in this figure is the pitching moment coefficient predicted by the model for an elevator
control deflection of -25 deg. The dotted line represents the model result for an elevator
deflection of +15 deg. Wind tunnel results are also shown for deflections of -25 deg (crosses)
and +15 deg (open circles). The wind tunnel results were collected at Re = 3,450,000. The
model results are comparable to the wind tunnel results but predict lower elevator effectiveness
throughout the angle-of-attack range. This discrepancy is most likely aresult of the airfail
section characteristics used to model the horizontal tail. Typical airfoil section dataincludesthe
effect of a20% chord flap. The elevator width of the GA configuration is about 30% chord, so a
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factor of 1.3 was applied to the elevator control deflection to model this difference (as described
in Reference [20]). However, this effectiveness factor can vary with control deflection and
mechanization (plain flap, split flap, etc.) so alarger factor could be justified to better match the
wind tunnel data. It should also be noted that the model results show a significant reduction in
elevator effectiveness at higher angles-of-attack. The wind tunnel results, on the other hand,
show virtually no changein elevator effectiveness as angle-of-attack increases.
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Figure 4.3 Elevator Control Effectiveness

The variation in yaw moment coefficient with angle-of-attack is shown in Figure 4.4 for
sidedip angles of 5 and 20 deg. The solid linein thisfigureisthe model prediction for 5 deg
sidedlip while the dotted line is the model result for 20 deg sideslip. Wind tunnel test results are
shown using crosses (3 = 5 deg) and open circles (3 = 20 deg) for a Reynolds number of Re =
3,450,000. These results demonstrate further that the model predictions are reasonably close to
the wind tunnel results.
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Figure 4.4 Yaw Moment Coefficient

The lifting line program was used to determine each of the coefficient functions as
described in Section 2.4 (see Table 2.2). A complete list of the aerodynamic coefficient
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functionsisgivenin Appendix A. The coefficient functions were fitted to an angle-of-attack
range from -4 to 60 deg. The sidedlip coefficients were devel oped assuming a maximum sideslip
of 10 deg. Roll and yaw rate coefficients assumed a maximum nondimensional value of 0.4.
The maximum expected nondimensional pitch and angle-of-attack rates are set to 0.02. The
angle-of -attack rate coefficients are computed assuming a nondimensional delay constant equal
to 5.0. The control input variables were obtained using a deflection of 20 deg. The only
adjustment that has been made from the lifting line program results is to increase the drag
coefficient at zero angle-of-attack by a value of 0.18. This change was made so that the engine
power required for level flight matched the values reported by NASA during flight testing.

4.2 Stall, Spin, and Recovery Anaysis

NASA flight testing resulted in a great deal of information about the stall and spin
characteristics of this GA configuration.!*”! The aircraft was found to have two steady spin
modes. The dominant spin mode was a moderately steep spin occurring at an angle-of -attack
between 40 and 50 deg. Spin entry was typically achieved by simultaneously applying full
elevator and rudder deflections with the power set to idle. Small variationsin the steady spin
rate and attitude could be achieved if the ailerons were deflected with or against the spin. The
nominal spin rate was found to be about 147 to 155 deg/s at a velocity in the range of 120 to 130
ft/s. The nominal spin recovery procedure was to deflect the rudder against the spin and then
follow with down elevator. Recovery could also be achieved using neutral controls, but
complete recovery was slower than the nominal procedure.

An example spin trgjectory, obtained using the analytical model of the GA configuration,
isshownin Figures 4.5 and 4.6. Figure 4.5 shows the model angle-of-attack tragjectory. Spin
entry controls are applied at 12.5 seconds into the simulation. The power is set to zero and the
elevator is deflected 25 deg trailing-edge-up. The rudder is set to -25 deg and the ailerons are
deflected +20 deg so that the aircraft isforced to roll into the spin. It takes about 10 seconds for
the aircraft to stabilize in aright spin at a 45 deg angle-of-attack. The elevator, rudder, and
ailerons are neutralized at about 32 seconds into the simulation and the aircraft quickly recovers.

Figure 4.6 shows the roll, pitch, and yaw angular rates of the GA model during the spin
simulation. The steady spin rate of 164 deg/s yields a normalized spin rate of about 0.3. The
steady roll and the yaw rates are about 114 deg/s. These rates are sightly higher than those
found during flight testing. The aircraft model is pitched 44 deg nose-down during the steady
spin and the wings are almost level. The spin radiusis about 5 ft and is consistent with the
characteristics observed in flight.
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Figure 4.6 Angular Rates During Spin Maneuver

The purpose of this example analysisisto illustrate how the cell-to-cell mapping
approach is used to investigate the motion and stability of the GA configuration model during
stall, spin, and recovery. A general discussion of aircraft spinning dynamics will be given to
begin the example. Figure 4.7 illustrates the stall, spin, and recovery phases that are evident in
the ssimulated GA aircraft model trgjectory. The abscissa and ordinate of Figure 4.7 are defined,
respectively, as follows:

yi=4a (36)

- 37)

:£+
Y, \/E \/E

The coordinates y; and y-, are chosen to be consistent with the cell-to-cell maps that will be
presented later. The y; coordinate is angle-of-attack and the y, coordinate approximates spin
rate.
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With the aircraft lateral controls undeflected, the aircraft will seek a stable equilibrium
point that depends upon altitude, power setting, and elevator deflection. An equilibrium or fixed
point is defined as a constant solution of the system differential equations. In thiscase, a9 deg
angle-of -attack, airspeed of 145 ft/s, and an altitude of 10,000 ft specify the level-flight
equilibrium point. A linear stability analysis about this equilibrium point will yield the well-
known dynamic modes of flight such as the short-period and Dutch-roll.

When the pilot applies abrupt spin entry controls, the level-flight equilibrium point
disappears and anew critical point appears at the conditions associated with the steady spin. It
can be argued that the steady spin is not a true equilibrium solution because the heading and
atitude rates are obviously not equal to zero. For thisreason, the steady spin will be called a
critical point instead of an equilibrium point to highlight this distinction.

If the airplane isinside the basin of attraction for steady spin critical point, it will be
drawn towards it. This phase of the trgjectory is called the incipient spin. The aircraft is not
under pilot control during the incipient spin because the control surface deflections are constant.
The motion of the aircraft is governed by the characteristics of the spin basin of attraction. The
motion in this phase appears to be very erratic as the aircraft literally bounces through the state-
space towards the spin critical point. The aircraft eventually converges to the spin critical point.

From a dynamics perspective, the spin recovery is the opposite of the spin entry. When
the pilot neutralizes the elevator, rudder, and aileron controls, the spin critical point is annihilated
and anew critical point emerges. Thisnew critical point is defined by angle-of-attack, sidedlip,
and angular rates nearly equal to zero. It isnot an equilibrium point in the strict sense because
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the altitude may not be constant. The aircraft will recover from the spin as long as spin flight
conditions are within the basin of attraction for the new critical point near the origin. Once
again, the pilot does not control the actual spin recovery trajectory because the control
deflections are constant.

The Precedi ng description of aircraft spin dynamics was drawn from the existing subject
literature.?? A similar analysis using the cell-to-cell mapping technique should yield an even
more revealing picture of the underlying dynamics. The GA aircraft model will be represented
using fifteen state variables. The state variables are defined in Table 4.2 for reference. Three
state variables are used to represent aircraft trandational velocity and three are used for angular
velocity. The attitude of the aircraft is represented using four quaternions. The only position
variableis altitude. Thefinal four state variables represent the control surface deflections.

Severa generalized cell-to-cell maps will be constructed and presented in the following
discussion. Each cell map contains four hundred cells. One hundred trajectories were started
from each domain cell and each trgjectory was followed for 10 integration steps. The integration
step sizeis 0.05 secondsin all cases. Consequently, the Markov model that is constructed from
each cell-to-cell map represents a time increment of about 0.5 seconds.

Table4.2 GA Modd State Variables

Variable Description

airspeed (ft/s)

sidedip (rad)
angle-of-attack (rad)
roll rate (rad/s)

pitch rate (rad/s)

yaw rate (rad/s)
guaternion

guaternion

guaternion

guaternion

altitude (ft)

O elevator deflection (rad)
da aileron deflection (rad)
Or rudder deflection (rad)
T thrust (1b)

SR ILI-slaete i<




The dimension of the GA model state-space isfifteen, so thirteen cutting planes are
required to define a two-dimensional subspace for cell mapping. The first subspace will be
chosen to pass through the level-flight equilibrium point. The equations for the thirteen cutting
planes are listed in Table 4.3. The first twelve planes represent cuts along a single dimension.
Thelast cutting planeis placed perpendicular to the y, coordinate. This cutting plane has the
effect of forcing roll rate and yaw rate to be equal in the subspace.

Table 4.3 Level Flight Subspace Cutting Planes

Plane Equation
1 V =145
2 B=0
3 q=0
4 S =0.997
5 =0
6 s, =0.077
7 $3=0
8 h = 10000
9 6E: -0.1
10 6A =0
11 6R: 0
12 T =400
13 P_T _p

AR

Two absorbing cells were found in the generalized cell-to-cell map of the GA aircraft
model using the subspace defined in Table 4.3. The absorbing cells are marked u in Figure 4.8.
The basin of attraction for these absorbing cells includes the entire domain of interest, -0.5 <y; <
15and-1.0<y,<1.0. In other words, the absorption probability is equal to unity for all
transient cellsin thisdomain. Figure 4.8 illustrates the maximum expected absorption time for
the transient cellsto move into the two absorbing cells. A darker shade indicates alonger
absorption time. The darkest shade is associated with seventeen steps of the Markov chain or
about eight seconds.

A velocity map of the level flight subspace is shown in Figure 4.9. The velocity map
depictstheinitial velocity vectors at the center of each cell. Thelocation of the absorbing cellsu
are also marked on the map. One can see from Figure 4.9 that the velocity vectors generally
point towards the absorbing cells.
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A second set of cutting planes is chosen to define a subspace passing through the spin
critical point. These cutting planes are defined in Table 4.4. Note that the control surfaces are
now deflected with spin entry controls for aright-turning spin. The cutting planes associated
with quaternions s, and s, are selected to define a pitch attitude of -44 deg. The airspeed has
been reduced to the value representing the spin condition. Three absorbing cells were found in
the cell-to-cell map defined by these cutting planes. As expected, these cells are located near the
spin critical point. The basin of attraction for these cells includes the entire domain of interest,
from-05<y; <15t0-1.0<y,<4.0.

Table 4.4 Spin Subspace Cutting Planes

Plane Equation
1 V =116
2 B=0
3 gq=0
4 5 =0.927
5 $=0
6 s, =-0.375
7 $=0
8 h = 10000
9 O =-0.44
10 0a =0.35
11 6R =-0.44
12 T=0
14 p_r -0

V2 2

Figure 4.10 depicts the expected absorption times of the transient cells in the domain of
interest. The three absorbing cells associated with the spin critical point are labeled s. A darker
shade indicates a longer expected absorption time. The darkest shade transient cell has an
expected absorption time of about 8 steps of the Markov model. Since each step of the Markov
model represents 0.5 sec, we can expect the aircraft to initially reach the absorbing cells in about
4 seconds.

A velocity map for the spin subspace is shown in Figure 4.11. This map gives a sense of
the complicated nature of the dynamics associated with incipient spin phase. Once the spin entry
controls are applied, the aircraft state will be attracted from a position near the origin to the s
absorbing cells. The actual trajectory depends upon the direction and length of the velocity
vectors along this path. For example, the velocity vectorsin Figure 4.11 indicate a clockwise
flow near s. Thisresult is consistent with the sample spin trgjectory in Figure 4.7, which shows a
clockwise spiral trajectory as the aircraft approaches the spin critical point.
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Spin recovery is achieved by returning the control surfacesto a neutral position. A new
cell-to-cell map resultsif the control state variables are neutralized in the cutting plane
definitions from Table 4.4. This map has two absorbing cells located near the origin. All of the
transient cellsin the domain of interest are attracted to these two cells. Thisresult confirms that
the aircraft will recover from the spin using neutral controls. Figure 4.12 shows the expected
absorption times for the transient cells. The absorbing cells are marked r. Thetransient cells are
shaded such that a completely black cell denotes an absorption time of 12 steps of the Markov
model. Consequently, the aircraft is expected to recover from the spin in about six seconds.

3.5

2.5

1.5

Yy, (rad/s)

0.5

-0.5 0 0.5 1 15

y: (rad)

Figure 4.12 Expected Absorption Time with Controls Neutral Recovery
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5. Conclusion

The nonlinear lifting program offers a number of advantages over empirical methods that
have been traditionally used to construct aerodynamic models for stability and control analysis.
New configurations can be constructed using only athree-view sketch of the aircraft layout.
Airfoil section data can be modified to represent awide variety of control effectors. The
modeling program can be used to generate models for post-stall and spinning flight conditions.
The resulting compact, state-space aerodynamic models are readily incorporated into flight
dynamic simulations.

The nonlinear lifting line model is sensitive to the characteristics of the airfoil sections.
Thereis aplethora of airfoil section datafor angles-of-attack below stall, but very little
information available for post-stall flight conditions. Without supporting wind tunnel data, it is
difficult for the user to define these characteristics. The airfoil section template derived from
NACA 0012 airfoil data provides a useful baseline, but may not be appropriate for more
advanced airfoil shapes. It istheoretically possible to incorporate variations in Reynolds number
into the definition of the airfoil section characteristics. It was found that the resolution of the
method is inadequate in the stall region to accurately reproduce these variations. For
fundamental flight dynamic studies, a Reynolds number variation could be added to the
aerodynamic model as arandom or deterministic uncertainty.

It is no surprise that ease-of-use comes at the expense of model fidelity. The example
GA configuration model proved to be an excellent basis for quantifying the limitations of the
modeling method and program. The model proved to be only moderately accurate when
compared to wind tunnel data. However, the spin and recovery characteristics that are predicted
for the general aviation configuration accurately reflect previous flight test experience. This
result is rather remarkable when one considers the time and expense that would be required to
generate an equivalent aerodynamic model from experimental data or more sophisticated
computational methods.

Traditional linearization techniques, that assume small perturbations in each of the
motion variables, yield models that are appropriate for asmall region of the state-space centered
at agiven point. The cutting plane method introduced in this report assumes small perturbations
in all but two dimensions of the state-space. The variables that define the two-dimensional
subspace are allowed to vary over awide range. One can therefore conclude that the cutting
plane method creates a model by linearization with respect to a plane in the state-space rather
than apoint. It yields the exact same information as one would obtain after manually building a
reduced-order model by setting a subset of state variables to constant values. The advantage of
the cutting plane method is that the analysis procedures are applied directly to the full-order
model in a systematic and intuitive way.
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Coefficient = ko+ky a + ky a? + ks o + ks o*

Appendix A: GA Aircraft Aerodynamic M odel

(note: angular unitsin radians)

Coefficient Ko K K K K
Coo 0.14 0.30 1.36 0.0 0.0
Coqg -0.53 1.79 3.38 0.0 0.0
Cose 0.0 0.02 0.28 -1.68 1.20
Cvs -0.28 0.13 172 0.0 0.0
Cro -0.17 0.52 -0.31 0.0 0.0
Cyr 0.25 -0.15 0.43 0.0 0.0
Cysa 0.03 -0.01 0.0 0.0 0.0
Cyar 0.08 -0.06 0.0 0.0 0.0
Clo 0.40 4.36 -10.93 11.17 -4.15
C. 417 7.35 -29.07 17.67 0.0
Cupl -0.29 -5.43 29.25 -42.50 19.08
Ciq 5.39 -8.56 2.71 0.0 0.0
Cupi 0.05 154 -2.60 1.22 0.0
Cise 0.14 0.06 0.04 0.0 0.0
Cps -0.09 0.46 -0.70 0.36 0.0
Cip -0.44 113 -0.95 0.0 0.0
Cr 0.08 0.07 -0.81 0.57 0.0
Cisn 0.10 0.0 0.0 0.0 0.0
Cir 0.0 0.0 0.0 0.0 0.0
Cro 0.06 -0.57 -053 0.0 0.0
C., -2.63 432 25.73 22.80 3.77
Crnl -0.02 -0.86 2.74 -1.76 0.0
o -6.29 0.0 0.0 0.0 0.0
Crni -0.16 -2.23 6.59 -4.45 0.0
Crnge -0.40 -0.24 0.66 0.0 0.0
[ 0.10 -0.24 1.00 -0.77 0.0
Cop -0.03 0.39 -0.24 0.0 0.0
Cor -0.11 0.09 -0.22 0.0 0.0
Cuon 0.0 0.15 -0.09 0.0 0.0
[ -0.04 0.02 0.0 0.0 0.0




Appendix B: NLIFT Program Description

This appendix serves as a programmer’s guide to the nonlinear lifting line software
program. The NLIFT program iswritten in ANSI C++. It is a stand-aone program that does not
require any special libraries or compiler features. The results shown in the report were generated
using an engineering workstation equipped with an 866 MHz Pentium |11 microprocessor.

The program consists of six source code files. It isorganized such that the user will work
primarily with two files: main.cpp and section.cpp. The main.cpp fileis used to specify the
aircraft configuration for study and the section.cpp file is used to specify airfoil section
information. Examples of these files are included as part of the software distribution. The other
filesinclude the source code necessary to manipulate and create class objects.

Aircraft Layout

The aircraft is represented as a combination of aerodynamic surfaces such as the wing,
horizontal and vertical tails. The position of these individual surfacesisindicated using a
conventional right-handed coordinate system. The x-axis points forward through the nose of the
aircraft, the y-axis points in the direction of the right wing, and the z-axis points downward.
This coordinate system is body-fixed.

There are two reference points that must be defined. The first point defines the origin of
the coordinate system. This point isnot explicitly specified in the program as all other positions
areto given relative to this point. For example, if the origin is positioned at the nose of the
aircraft, then the wing root position is specified as a relative distance from the nose. The second
reference point is the point about which the motion variables are defined and the forces and
moments are resolved. This point isusually at the aircraft center-of-gravity and must also be
specified relative to the origin of the coordinate system.

Vector Class

The Vector classimplements agenera three-dimensional vector. This classincludes
member functions for most arithmetic operations such as addition, subtraction, dot and cross
product. The Vector class is most often used to define the locations of aerodynamic surfaces.
Force and moment cal culation results are also specified using the Vector class. Consequently,
the most important member function of the Vector classis the class constructor. An object of the
Vector classis created using either of the following forms:

Vector vli; /!l creates a vector with
/I x =0.0, y =0.0, z=0.0

Vector v2(1.0, 2.0, 3.0); /1l creates a vector with
/I x =1.0, y =2.0, z =3.0

Note that the components of the Vector class are private. Therefore, it isnot possible to

access the components of the Vector class directly. The Vector class supports standard file
output so that the components of a Vector can be written to afile or the console.

cout << vz; /1 prints Vector v2 to console
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Vortex Class

The Vortex classimplements aring vortex. This classis used by the Surface classto
represent the bound and wake vortices.

Section Class

The Section class is used to define two-dimensional airfoil section characteristics. Itisan
abstract class that requires the user to implement functions for lift, drag, and moment coefficient.
The member function prototypes of the Section class are:

doubl e lift(const doubl e al pha, const double flap);
doubl e drag(const doubl e al pha, const double flap);
doubl e noment (const doubl e al pha, const double flap);

The coefficient functions have two input variables, angle-of-attack al pha, and af | ap control
parameter. The control parameter must be specified in the function definition (as shown above),
but it does not need to be used in the function. It isintended to represent control devices such as
flaps, spoilers, and ailerons. The value of the control parameter is set for each section using a
member function of the Surface class.

Surface Class

The Surface classis used to create, locate, and solve for the vortex system of an
aerodynamic surface. Calling the Surface class constructor creates an aerodynamic surface.
Input arguments of the Surface class constructor include the number of spanwise sections and the
number of wake vortex rows. In the example below, the surface will have 4 bound vortices
along the quarter-chord line and the wake will have 5 rows and 4 sections (20 ring vortices).

Surface rwi ng(4,5); /'l creates an aerodynanic surface
/1 with 4 spanw se sections and
/1 5 wake vortex rows

After the surface has been created, its shape and position must be defined. The position
of the surface, in the body-axis, is defined using the RootPt function:

rwi ng. Root Pt (Vector(-5.0, 0.0, 1.0));
/!l surface root is |located at
/I x =-5.0, y =0.0, z=1.0

The span of the surface is defined by the Span function while the RootChord and TipChord
functions define the chord length at the root and tip, respectively.

rw ng. Span( 20.0); /1 span is set to 20.0
rw ng. Root Chor d( 8. 0); /'l chord length at root is 8.0
rwi ng. Ti pChord(6.0); /'l chord length at tipis 6.0



The dihedral angle specifies as a rotation of the entire surface about the -x axis. The dihedral
angleis expressed in radians. A conventional vertical tail surface will have a dihedral angle of
1.57 rad.

rwi ng. Di hedral (10. 0*pi/ 180.0); /1 10 deg di hedral angle

(Note that pi is specified as aglobal variablein main.hpp). The sweep angle specifies a rotation
of the surface leading edge about the +z axis.

rwi ng. Sweep(45. 0*pi/ 180. 0); /'l 45 deg sweep angl e

The reference point is defined using a Vector class object:

rwi ng. Ref Pt (Vector(-8.0, 0.0, 0.0));
/!l reference is |located at
/I x =-8.0, y=0.0, z=0.0

Note that a reference point must be established for each individual surface in the airplane.
However, this point is usually the same for each surface, such as:

Vector rcg(-8.0, 0.0, 0.0); /Il rcg is the center-of-gravity

/'l location for the airplane
rwi ng. Ref Pt (rcg); /1 reference points are set at the
I wi ng. Ref Pt (rcg); /1 sanme point for each surface

The final parameter needed for surface layout is the length of each wake vortex. This distance
defines the streamwise length of the ring vorticesin the surface wake. Generadly, thislengthis
set close to the value of the wing mean aerodynamic chord.

rwi ng. WakeLengt h(7.0); /1l set wake length to 7.0

Once the shape and position of the surface have been defined, the surface needs to be
built so that several internal geometric variables can be computed and the vortex system can be
created. The Surface class member function call is:

rwing. Bui l d(true); /1 build rwing, tip along +y axis
I wi ng. Bui | d(fal se); /1 build Iwing, tip along -y axis

The Build function requires one Boolean input argument. Setting the argument to t r ue specifies
that the surface will be aligned so that itstip isalong the +y axis (right side of the airplane).
Setting the argument to f al se alignsthetip aong the -y axis (left side of the airplane). This
cumbersome manipulation is required so that the airfoil section datais corrected aligned with the
aerodynamic surface.

Compound surfaces with varied dihedral or sweep are constructed by joining two
previously defined surfaces. A second constructor of the Surface class creates a new surface
from two others. For example, wing halves can be joined as follows:

Surface wi ng(rwi ng, |wng); /'l creates a "w ng" surface by
/'l conbining the "rwing" and "I w ng"
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Note that the individual surfaces must be built before they can be joined together.

A Section class object must be defined for each Surface object. For example, suppose a
class called WingSec (derived from the abstract base Section class) is used to represent the
section characteristics of awing. The WingSec class object is attached to the Surface object
using a pointer:

W ngSec *ws = new W ngSec;
wi ng. Secti onType(ws) ;

or simply,
wi ng. Secti onType(new W ngSec) ;

The Control function of the Surface classis used to specify the control parameter of each
spanwise section of the aerodynamic surface. For example, arudder deflection on the vertical
tail surface could be modeled using:

Surface vtail (4,5); /1 vtail surface has 4 sections

doubl e rudder[] = {0.2, 0.2, 0.2, 0.2};
vtail. Control (rudder); /1 rudder deflects control variable
/1 at all 4 sections of vtail

The spanwise sections are ordered from root to tip. Therefore, a partial span flap can be modeled
by setting a nonzero control variable at only those spanwise section locations where the flap is
physically located. Also note that the sections of ajoined surface are numbered in the order that
the individual surfaces were first joined.

There are four membership functions associated with solving and manipulating the vortex
structure of the aerodynamic surface. Each of these functions requires definition of aunit length
velocity vector at the reference point and a normalized rotational rate vector. These two vectors
are typically defined by:

Vector vrel (cos(al pha)*cos(beta), sin(beta), sin(alpha)*cos(beta));
Vect or onega(2.0*phat/bspan, 2.0*ghat/cbar, 2.0*rhat/bspan);

where al pha and bet a are the angle-of-attack and sideslip, respectively. The variablesphat,
ghat , andr hat are the nondimensional roll, pitch, and yaw angular rates. The bspan and cbar
variables are the lateral and longitudinal characteristic lengths.

The Solve function determines the bound vortex strength at each section:

if (wing.Solve(vrel, omega)) cout << "convergence warning: w ng\n";

The Solve function returns a Bool ean variable indicating success of the iterative solution. A
return value of t r ue indicates that an error occurred or convergence was not achieved.

It is possible to model the wake of one surface interacting with the wake of another
surface. Thisinteraction is specified using the NearSurface function. In the example shown
below, the surface called ht ai | is affected by the wake of thew ng surface. Asaresult, when
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the Solve function iscalled for the ht ai I surface, the strength of its bound vortices will be
computed using the wake of thewi ng in addition to its own wake.

htai | . Near Sur f ace( &wi ng) ;

The wake of an individual surface is manipulated using two functions: WakeVelocity
and ShiftWake. The WakeV elocity function computes the velocity at each corner of each wake
vortex. The ShiftWake function moves each corner of each wake vortex in the direction of the
velocity at that corner. The distance of the shift is defined by the Wakel ength function
discussed earlier.

wi ng. WakeVel ocity(vrel, omega); /1 compute wake velocity
wi ng. Shi ft Wake(); /1 shift wake vortices

The force and moment acting on the surface are computed using the Force and Moment
functions. For example,

Vector wfor = wing. Force(vrel, onega);
Vector wnom = wi ng. Monent (vrel, onega);

The Force and Moment functions return objects of the Vector class. The components of these
vectors represent the force and moment resolved in the body-fixed axis, at the reference point,
and normalized by dynamic pressure. These vectors can be converted to conventional coefficient
form using arithmetic operations from the Vector class:

wfor /= Sref; /1 divide force vector by reference area
wfor.rotate(2, pi-alpha); /'l rotate so that components are now
/1l [cD, cy, cl]

wnom / = Sref; /1 divide noment vector by ref area
wnom scal e(1. 0/ bspan, 1.0/cbar, 1.0/bspan);
/'l scale by lateral and | ongitudinal
/1l characteristic |engths
/1l [cl, cm cn]

A rotating flow correction has been incorporated into the Surface class using the
functions RotForce and RotMoment. These functions are called using the following syntax:

doubl e al pha_sep = 20. 0*pi/180. 0;
Vector rwfor = rwi ng. Rot Force(vrel, onega, al pha_sep);
Vector rwhrom = rwi ng. Rot Monent (vrel, omega, al pha_sep);

The third argument of the function calls above is the angle-of-attack at which separation is

assumed to occur. Thisvalueis used to determine which sections of the surface are experiencing
Separated, rotating flow.
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Appendix C: CMAP Program Description

The CMAP program is used to create two-dimensional generalized cell-to-cell and
velocity maps from a set of nonlinear differential equations. It consists of four C++ source code
files. One header file, main.hpp, provides the class definitions and prototypes. It is organized
such that the user will work primarily with two files: main.cpp and eom.cpp. The main.cpp file
is used to specify the parameters needed to construct the cell-to-cell map and the eom.cpp fileis
used to specify nonlinear differential equations. The other files include the source code
necessary to manipulate and create class objects.

CPlane Class

The CPlane class specifies the cutting planes needed to define atwo-dimensional
subspace within the state space. The constructor of the CPlane class requires the user to specify
d-2 cutting planes (d = state space dimension) and the coordinates of the two-dimensional cell
map. The cutting planes and cell map coordinates are specified by two arrays. Thefirst array
represents a d-by-d matrix. The matrix elements are stored by rowsin the array. For example,

double e f[] = {1.0, 0.0, 0.0, 0.0
0.0, 0.707, 0.0, -0.707

0.0, 0.0, 1.0, 0.0,

0.0, 0.707, 0.0, 0.707}

specifies a 4-by-4 matrix with the first row equal to[1 00 0]. An error message is displayed if
this matrix is not orthogonal. The second array represents the constants required to define the d-
2 cutting planes. For example,

double g[] = {2.0, -5.0};

sets the first cutting plane to avalue of 2.0 and the second to avalue of -5.0.
The CPlane object constructor is called as follows:

CPl ane pc(4, e f, 9);
The first parameter of the constructor specifies the problem dimension. The matrix e_f and
array g follow in the calling sequence. This example will create a two-dimensiona subspace
within afour-dimensional space. If the space s specified by avector x' =[x, X, X3, X4], then
the cutting planes defined by e_f and g will be:

X1 = 2.0

0.707 x5 - 0.707 x4 =-5.0

The coordinates of the subspace are defined by the last two rows of the input matrix e_f . Inthis
example, the coordinates of the two-dimensional subspace [y, y2] are specified as:

Y1=X3

49



y2 = 0.707 X2 + 0.707 X4

Once the CPlane object has been constructed, the two-dimensional subspaceis divided
into cells using two grid functions, Gridl and Grid2. The Grid1 function defines the grid for the
y1 coordinate while Grid2 defines the grid in the y, direction. These functions are overloaded
and can be called in two ways. A uniform grid is defined using three input arguments. In this
case, the first argument is the number of cells, the second argument is the maximum value, and
the third argument is the minimum value. The following example call creates agrid for the y;
coordinate that has 25 cellsin the range from-1.5to 1.5.

pc. Gidl(25, -1.5, 1.5);

Calling Grid1 or Grid2 with two arguments generates a non-uniform grid. The first argument is
the number of cells while the second argument is an array that specifies the grid cuts. If the
coordinate isto be divided into n cells, the number of array elementswill be n+1. The following
example specifies that the y, coordinate is divided into 4 cells using cuts at: -1.5, -1.2, 0.0, 0.15,
and 0.30.

doubl e y2g[] = {-1.5, -1.2, 0.0, 0.15, 0.30};
pc. Gid2(4, y29);

SSpace Class

The SSpace classis a base class that represents the dynamic system under study. The
SSpace class provides all of the required functions for creating and manipulating cell and
velocity maps. To implement a particular set of differential equations, the user must generate a
new class that is derived from the SSpace base class. The derived class requires only two
functions. A constructor must be defined for the derived class. The derived class constructor
passes two parameters to the SSpace constructor. The first parameter is the state-space
dimension while the second parameter is the integration time step. For example, the following
source code creates a new class called Lorenz with a state-space dimension of 3 and an
Integration time step of 0.02 seconds.

Lorenz:: Lorenz() : SSpace(3, 0.02) { }

The second function needed for the derived classis called f of x. Thisfunction
implements the differential equations of the nonlinear system and must be provided by the user.
This functions requires two arguments. The arguments are pointers to an array of double
precision numbers. The elements of the first array will consist of the state variable rates while
the elements of the second array refer to the state variables. The differential equations for the
Lorenz system are implemented as follows:

voi d Lorenz::fofx(double *dx, const double *x)
{
double n1 = 10.0, n2 = 8.0/3.0, n3 = 28.0;

dx[0] = -n1*(x[0] - x[1]);
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dx[ 1] n2*x[ 0] - x[1] - x[0]*x[2];

dx[ 2] x[0]*x[1] - n3*x[2];
}
Smulation

Single trajectories can be generated from the system equations using three functions from
the SSpace class. The SetState function is used to specify the system state variables. This
function has one input argument that points to double precision array of initial conditions. The
Step function integrates the system equations one step forward in time using the well-known,
fourth-order, Runge-Kutta algorithm. The GetState function can be used to copy the current
state vector into an output array. This function is primarily used to change control variables.

The following example source code will generate asingle trgjectory from the Lorenz
system. Note that the SSpace class supports output streams so that the current state vector can be
written to afile or standard output using the << operator. The following example will write 250
state vectorsto afilecalled si mi. t xt . If the integration step size of the Lorenz constructor was
specified as 0.02 seconds, then the 250 state vectors will represent a 5-second total duration. The
file format will be tab-delimited ASCII text. Each line of the output stream will represent one
time point.

of streamcfilel("sinl.txt"); /'l open a file

Lorenz t3; /1 define system state-space
double x0[] = {15.0, 5.0, 27.0}; /1 set initial condition

t 3. Set St at e(x0) ;

for (int i=0; i<250; i++) /1 start recording trajectory
{

cfilel << t3; /1 wite current state to file
t3.Step(); /'l step forward
cfilel.close(); /1l close file

Cdl Maps

A cell-to-cell map is constructed by first attaching a CPlane object to the SSpace object
representing the system equations. This manipulation is completed using the Cut function of the
SSpace class. The following source code illustrates the Cut function. (Note that the declarations
for the arrays mmand bb have been omitted).

Lorenz t3; /1 define state-space
CPl ane pc(3, e_f, 9); /'l create cutting plane
pc. Grid1(20, -20.0, 20.0); /1 define grid for cell map

pc. Gri d2(20, -20.0, 20.0);

t 3. Cut (&pc); /] attach cutting plane to state-space
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The CellMap function is called after the cutting planes have been attached to the state-space.
The CellMap function writes the resulting map information directly to an output stream or file.
An example of the CellMap function cal is:

of streamcfile("cmapl. txt"); /1 open file
t3. Cel | Map(cfile, 10, 35); I/l create cell map and wite to file
cfile.close(); /1 close output file

The second argument required by the CellMap function is the number of trgjectories that
will generated along each coordinate of each cell within the two-dimensional subspace defined
by the CPlane object. If the second argument is 10, the range of y; and y, within each cell is
divided into 10 points. The possible combinations of ten y; points and ten y, points will yield
100 total starting points from within each cell. Asaresult, the generalized cell-to-cell map is
constructed by starting 100 trajectories from within each cell. Furthermore, these 100
trajectories are evenly spread within the domain of each cell. The third argument of the CellMap
function specifies how many integration steps each trgectory is tracked beforeits range cell is
determined. The example above specifies 35 steps, so that the Step function will called 35 times.

The cell-to-cell map information is sent to an output stream or file. Thisinformation is
written in ASCII text format. The first three lines of the output format specify the grid
information for the y; coordinate. Thefirst lineisthe number of cellsiny;. Thesecond lineisa
tab-delimited list of the center positions of each cell iny;. Thethird line isthe width of each cell
inyi1. The next three lines of output repeat the same information for the y, coordinate.

The remaining data in the CellMap output are the cell-to-cell map entries. Each entry
consists of arow index, a column index, and a solution count in tab-delimited ASCII format.
The solution count is the number of trajectories that ended inside the given cell. The solution
count is converted to a probability by dividing by the total number of solutions that were started
from within each cell. Note that the output of the CellMap function represents a sparse matrix
and includes only non-zero map entries. The sink cell is represented by a zero row index. The
row and column indices are referenced to unity.

A MATLAB function called ‘plotcmap’ has been included for analysis of the cell-to-cell
maps created by the CMAP program. Thisfunction loads a cell map and then locates the
persistent and transient cells. It then creates a plot of the probability of absorption and the
expected absorption time of the transient cellsin the map. The Markov model, represent by the
cell-to-cell map, isrepresented in the MATLAB workspace using the variable called ‘'cmp’. It
can be used to create stochastic simulations from a given probability vector. Thisvariableisa
sparse matrix structure and should only be manipulated using the special sparse matrix functions
within the MATLAB environment.

Velocity Maps
A velocity map contains theinitial velocity vector from the center of each cdll in the two-
dimensional subspace. Information in the velocity map is very helpful in locating dynamic

features within the state space. A velocity map is created using the VelocityMap function in the
SSpace class. An example calling sequence is:

of stream vfile("vmapl. txt"); /1 open file
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Lorenz t3; /1 define state-space

/1l create cutting plane and grid (omtted)

t 3. Cut (&pc); /1 attach cutting plane to nodel
t3. Vel oci tyMap(vfile); I/l find velocity map, wite to vfile
viile.close(); /1l close file

The velocity map information is written to the output stream specified by the input argument of
the VelocityMap function. The output format is tab-delimited ASCII text. Thefirst six lines of
output represent the cell grid information in the same manner as the output of the CellMap
function. The remaining data are the velocity vector entries. Each line consists of three
numbers. The first number is an index, the second number is dy,/dt, and the third number is
dy./dt.

A MATLAB function caled ‘plotvmap’ is included for analysis of the velocity maps
created by the VelocityMap function. This function reads the velocity map file and creates a
quiver plot. The quiver plot helps the user to visualize the initial flow of trgjectories from within
the subspace. It is particularly helpful in cases where no absorbing cells are found in the cell-to-
cell map.
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